











+R252 BWBTII1960. 1965, 2010, 2015 FN_SREDRE

FEfy x 1960 1965 1970—2005 2010 2015
CO,¥JZy (ppm )| 320.04 | 325.68 £2.5.1 PIT T 5 R RALBR R A 389.9 | 400.83
1

WERE T AN RERERZING (R, A TH—FRTHFLB LG Al
BOREZ AR, WET A 253 w3, B AR E AR EZ A EH
0 — LM X R

+r253 BWBTIUM 1970 FRI2005 FE1FT 5 EN_SOREUREINEE
(AEXF 1961—1990 VEIIEERNERK S, LT EBNIR)

CO, MefiEx (ppm )| 325.68 | 331.15 | 338.69 | 34590 | 354.19 | 360.88 | 369.48 | 379.67
WEEy (°C) | -0.108 | —0.082 | 0.015 0.080 0.149 0.240 0.370 0.420

4 2t, 1% )8 Python &% A 89 — AN TALAL T A &, matplothb F A = BACAR R AR R
AL AP 2, WK ZRNBIRE AR EZ 0 AT FEEES T IIE, Kt R
2o F

import matplotlib.pyplot as plt
#5| N\BIEERAY T E & matplotlib.pyplot

x =[325.68, 331.15, 338.69, 345.90, 354.19, 360.88, 369.48, 379.67]
y=1[-0.108,—0.082, 0.015, 0.080, 0.149, 0.240, 0.370, 0.420]

fig = plt.figure()

plt.xlabel("X")

plt.ylabel("Y")

plt.scatter(x,y,c="r")

plt.show()
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M B E 6 Ek S B T VA A S RAC B R Ae iR X 6 o R R K EGR AT A y=ax+b X
HoggE R, BRI ZRETEAX, RS ENEERITF A aFb,

FEHE AR A Z 0] A e — Bt AR, SHAES B P R E B A B & A4
, KT

import matplotlib.pyplot as plt

import numpy as np

#5| NMFEFERY T 28 matplotlibfinumpy

x =[325.68, 331.15, 338.69, 345.90, 354.19, 360.88, 369.48, 379.67]
y =[-0.108,-0.082, 0.015, 0.080, 0.149, 0.240, 0.370, 0.420]
X_avarage = sum(x)/len(x)

y_avarage = sum(y)/len(y) HIERNFEIIE
m=0
n=0 #WIER R E AT LT ES4aflb

for i in range(len(x)):
m += x[i]*y[i]
n += x[1]*x[i]
a = ( m-len(x)*x avarage*y avarage)/( n—len(x)*x avarage*x avarage)

b=y avarage —a*x_avarage #HTEZS#afb
x_predict = np.linspace(325,380,1000)
y_predict = a*x_predict + b HER FETEENSHIEEEY

fig = plt.figure()

plt.xlabel("X")

plt.ylabel("Y")
plt.scatter(x,y,c="r")
plt.plot(x_predict,y predict,c="b")
plt.show()
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k) B=E54%3

1. KGR (°C) i KB (°F) WA 2R EMAFE, £2544 %
TEHRABEZ G ETE L, WwiRKIRE0°CHE T4 KIRE32°F,

&254 AREETFNSER/ EREER

ICIRE (°C) 0 10 15 20 25 30
1EICIREE (°F) 32 50 59 68 77 86

KA BRRBEALRKBEZ N ATHFEER LR, woffs, HAT S
Mt E BB KR E A L KRB R R 5 A2,

2. BERZ 4 (Moore’s law ) W 3&4F RAIBAZ — XA -« BERIEH, LA KA
A BMBRREN, ERERETENTEHGHKE, KRLYFTBISE24ANA
1 A¥gm—1%, MR LFRA—15, £ 25510F T 1971—2004 5 3 45 R 4k 22
EMAREHFTHRK, FEEFNHA, MAELLERLHKRERBELM)D, B
RTAEPTREIL M Sh AR E I K AR A0 H R4 @ ls KA,

ZR2.5.5 1971—2004 FESF/RABLIESSARENH =

AL FRES ARG x| ARGy z=log,y
4004 1971 2300 11.17
8008 1972 2500 11.29
8080 1974 4500 12.14
8086 1978 29000 14.82
Intel266 1982 134000 17.03
Intel386~processor 1985 275000 18.07
Intel486~processor 1989 1200000 20.19
Intel Pentium processor 1993 3100000 21.56
Intel Pentium II processor 1997 7500000 22.84
Intel Pentium III processor 1999 9500000 23.18
Intel Pentium 4 processor 2000 42000000 25.32
Intel Pentium M processor 2003 77000000 26.198
Intel Pentium D processor 2005 230000000 27.78

E: A NE) 2019 FHHE R T AR ERL A CBUEE990” 695G o BLEE990 R T 103124 AR E .
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" 2.6 WUk

DU S o3 A — AR IR LR G RS B e AT o A 10051, 8 T a0 2R
W, TEMLERS:) P EZE REEAMAL. AR 41 DU B il —— D3 A U D
WESTHEWT, I SE DR AN R DL 2 A AR AR

2.6.1 MMHHEFAZC

FERSEANE T, Wi B TS R AR, B0, Af BB CEREN, fEid
TAEm, ANFBBA—JL3E T T 100 5 1E X L BE, Hid A BAHUS 65 Y ER . JE T X HE 35
SE, AT LA A AR B BN AU R SR 65%. WA T JE A AR BBAZ [a] 5 — 35 1E 0 L 38, A BA
G BN R R 22 /0 ST R D A, — e Al A BAF JE 5 B BA B HESE
65%, T /AN T JE AR A AR W4 = 8 . BIAHT S 1 HE T 244w KT SN S5
HZE . X — BRI AR IUREIRME R, 12077 A7 S0 s o B A S AR
N HECRFE RS L, TS A BB 5 T JC R S EL SR

LR AL IR R AR, ST DL QAR A T3 B R A & AR AR AN
5SS F 4 R AR AR DE (FR R SR ), 1M HAL S 5 IR0 Z SF Rt T X
WIENR SR A5 BA R (FRARUAMER ).

B igvd, 76 DRI B, A A IR (A B TE B BA A A R
65% ), RIS S] T —2epr i (s B (CINERBA = S BA R BpE 575 . B & e
RS ), MRS E BRI T CEAER” RN T SRR, S EIRE
ZIE T Dy RS N EM TSR TR RAER

DU A A AR

JE SRR = JE MR R x BURMER (EDFG s B R iR )

“ENFEER" SRR
(212 - BAIL) PEXHNCH. "BURHFR, MEIKEKXTF, AR, #EAE
BAR, AEENREK, BEREE, EMLE, RUBAK, #ERZ, AEEEL, &
BERME, BERFAE," XgePELE LEEH "BARER" 8F,.

S0 N SR8

e e LT AR



TR, — R "BEARREZEE" ( Z2ERHE ), BUIEREEAMAAEE,
BREEAE, BERRE\EERENSEL (WERKIIUR. BUELREEERS ) mit
FHke “UABER" R, TESH TR "EEHME", EEEREEEEENRE
XK, BERTESIZEENHERRNT

BARER" XTUERBTEHRRERXERLARX, BEEHLENXEERE
X, ZHFR—AT,

TEN AU e B2 R/, e — T a2, &
{HHEAE P(A|B) =i B R AT N4 kAR

HE12.6.1, A U4 2 S5 38 P(A|B)

P(ANB)
W E2.6.1 AMBZENREREE

[FIREHE, FF A4 AR T 344 B & AR R AT I R 55

P(B|A)= P(ANB)
P(4)
HEXMNK T, Al15E|P(B|A)-P(A)=P(4|B)-P(B)=P(ANB), TI&EMA:
P(4|B)- P(B|A)P(4)
P(B)

FmErS R A AR AR, Hdr, PA) 24 LA RER, 55 B
TBRAETCR; P(B|A) A KA T HAFBRAER, WY “RUANER" ; P(B)
TFB R, WA bR PAB) RSB R AT T Hk4 &4k
ROMER , e 4 A IR MER

PR 2800, BERIS HARS R PUNECA ARG Tk DU e B 45
GO RIS, SKRIBUS S5

P(4|B)=

2.6.2 WM HRHERR

DL S i — e 7 DL A QA T e e i 240k . O T3 P(4|B), Wl BidE
mﬁg¢%%mgmﬂ,%Eﬁ%i%%ﬁ%ﬁﬁ%@?,%Eﬁﬁﬁﬁﬁ¥,%Tm
MAFRIRFTIE R, XUt P(A) AWHELE, 15205 ) R i) 5 SR P4 B).

N A U A R B AR — T DU ST

TEHIRN ™ H 552 R B4 0%, ARZ T T BEATA 1 A BN B GER A | 5
PRFeIR o 2T DU, DA B MR 5 iR PE E Sh R R 5

B RAEF] T 10000 HRCEREAS, b 4000 B HECF A2 TS HECE . 6000 24




M% j:, IE T%’ EHB ﬁ: © ﬁ 4000 ij‘ JJA t'lj: EHK [OERRRES 20w RNEY] TR RS 2T e >
P, Bl A" A RYA 1000 A
B, 17 6000 1 1 H MRLEH A 6 1t
L L XA
WAE, F U] T —EHnlE 2.6.2

B e, RGBT e ek EASATRURSAESRE. RIRRK! SrE AT SAT
i, TSR BR R A U

Uo7 IEHIFTSE I SORTT, AR i

SET T, A0 DU IR 62 TERATE

BN RE R
FRAR T ICAERY 10000 EHIRHE , TTAELE0 T R HHF45 3L
4000

FHPORCEL S SRR P 4B )=— g h 0 -=0.4.

CELE T 0SS BE% Sy POE SR = oot =0.6.

PP A HRRIG AR PO LI | =0 0 =025,
ERUBER B, 200" RN AR PORBL 208 | ERIRE )= s-=0.001.

M D3 e 3, Al A BRI B “40f0” SCEEX — AT N, A 2
1EH R B I B ARE A -
POEFHRR)PEIEE “L040" | IEHHRIF) _ 0.6x0.001

Al i} “Q YN ~
POEF S | HEE “207) PRI L) 100610000 0.006

MR B “2rfn” SBRIR R TR S MR SR A
P¢%§mﬁq$ﬂl%I@U:PU*%EM$W¢H%“Qﬁfu*%ﬂ%ﬁz 04x0.25 _ oo,

PP “20407) 1006 10000

T PO | i 200" ) KT POERCRE | 200 ), ARG %I
PEHE R T WA

BARTENATH) “Jei” v, WRPFRAATE “206” SR G LIRS E hy | i
1, ARSI AFIIRL A 1 1 P IR ERRARE, FEMRPE 2 B “20fu” B

fBeBE AL AT R AR ) T 10000 MR PFREAS, oA 4000 B IR BAGE ) 5 R 1F
6000 EFPLIATE N IEHURIF o X 4000 Al , B “20” SCHEWEA 10005, 1E
6000 E IEHFHECE (RZLFFFRE) A 5000615 T “204” XA,

AR DU e B, A AE I T BB L0t SCHIR AR P, XM

FEAE TG R R Y
06 .. 2000
PAERIBIHPEHI 2 R " 6000 _ o o4

POEHWBPE[HBL “24™)= PO “Zif”) 600010000

S0 N SR8

e e LT AR



AR B LA SCBERRICR E h ) A HEY Je R

1000
e POTEIBR PEHEL 20 50 % 4000
P (SRR B “afu” )= PGHEL “21f17) _6ooo+10000~0.167

ATRVE N, AR s T L — IR A MR R RE S TR R T

FE RSSO, e RPUE R R, (R, T RSABERPUE AL TH
KA, R A TARKAYIE AR, At g RS E . X ik—2D Ut 1 gl 2R
AP FIA R et ), mHARSSRIEEA S (RURIER ), P d—AnT,

TN ELE BRI, fE ISR IR R A, A A A B K A ) S
NP R R, IR Z MR TR R sy, Jilammoty, HiEHHE
SRR LI RIS

FEDUH e, BRPFEEROTARED “IER BRI A1 AIERERIE”, RS IFR 2K,
XA T 2AREAR B ITr ik, B TA B LG~ .

2.6.3 #H=ENMED SR

AR DI 7r2588 ( Naive Bayes Classifier ) &2—# i A28, BEEHEARLS
FROEZ [ B A0S . BONSENR o 1 T o — A 16 TR a6 7SR A A A R DL o2 dis

HEA 2t 3 T — A2 APP, (HAEH APP B H F TRIEEHI TN T T, TR
Kets bR MAERAPZ R EHERE, 2 R T Fadstangk2.6.1 s, BE, AA
XA Rl —R I, CIRImET . PR N, TERMSAE %) s ?

+®26.1 EHTRIER

JESH L i AR JEGHE B Pl
> it ik 3
= ik i 5
& T #k i %
= B i 5
1% = Elid P
1% otk ik b3
15, Ik iz %
1% Tk i b3

R 2.6.1 0], Z[A“A7EIR R S kIR, FAR4wk., A FH4k, Bk, H “TF
ORI ORI MR
P(T$)=%=o.5

P(ANTHL) :%: 0.5



TEANER DU p 26 dn b, RGOS, HIBR . PHEGX LE4F B [MIAH LA, . A
SR, RIGZ RS X R IR, DR A PEESI” fEE N B AR
BRI -

PUNDI=M, HR=(wil, HE=ig | T )
= PO (=A%) B0 < (E Bk =Pl 50 < (B R =12 [ 5
3.3 1

=—x—x—=0.141
4 4 4

PR AL=M, HR=(mal, HEE=u A )
= PUR A=A A R B < (FBR= T AN T E0) > (BEES =i |4 T )
I 1

L L3 o0
44 4

BARVUIEITAS, T LIS BIR AR ORIV BB T A0
o
PCF 88 =M, C1ok= i, BE =)

=P H) xPWH =ik, Hsk=1{Rwilt, BE=iz| T )
=0.5x0.141=0.0705

ANHHRIHER N -

PORTR A=A, HIR=fRdlt, HEs=it)
= PO 50 x PUR =A%, ok =fwilt, BEES=iz A T )
=0.5x0.047=0.0235

MR AL, ZR A e B AR R TN T SRR
TS AR T T LR, ASRBZIE AN R PR
P(THLIMAL=E, HBR=(mfit, FEE=it)

_ PCFH)*PURMBE, FIvk=ft, st/ Fp)
POTR=E, Avk=lhidl, i f=i)

POR T3 | fhi=fi6, 110k—lialt, BiBs—it)
 PORF ) < PO =M, CIBR=ifll, BRI IR F )
PO R=TE, LIok=lwat, Bif—i)
R AR AR, XSS, AR R s T AR
ZUUER R ORI, DR, BEEE ARSI, = R BOMER S T =
FA BB, WA IR AL

Pﬁﬁﬁ=ﬁ,[ﬂ%=ﬁﬁifﬁg%ingx%»§=0us

ARG, ARAEANR DU rfiise “OrGifiR . HBRAw S BRI AHE S . BA

S, TR R R 2%

S0 N SR8

e e LT AR



YA TSRS

B E=Z5%>
BEHR2.6.1 PII—FALF, H R TH*:
JEEHN AL i T JEHE B prginl N
= = kil bl
& R i FS
& Tk i %
& it it %
1% ittt i P
1% ottt i 3
1% Hik i %
1% TRk i# 2
A%, =ra % b

WFEHIGRAEZE, HHF “MMed. oRFR, BHE" ZHOIEEWIZF
FHRZIT ROBE,

| SRR SRR 111

FIAANZE UM ER D ERBBR MNIST FEFEF IR a5

MNIST &2 —MFERHIEE, BaS 7 &SN T5 I8 B ST
MR ARZS, AT LAE W B3 T2 IDXAS X (—Fh R 0 2 5 2 48 AR [
ISR ) BRI AR X AT AT o

DUE M EAESE ], MNIST Zdia e i PUER 420, 4300 R -

(1) Training set images: train-images-idx3-ubyte.gz ( YIZLEE5E, €17 60000
HEAS )

(2 ) Training set labels: train-labels-idx1-ubyte.gz ( YIZbr24E, 15 600007
%)

(3') Test set images: t10k-images-idx3-ubyte.gz ( MHEXEMRAE, 15 10000 MEEAS )

(4 ) Test set labels: t10k-labels-idx1-ubyte.gz ( MRS, A7 10000 M5R% )

FEMNIST#i g rh, IR FEIRBRA RN N 28 x 28, JLA 784 MR AT,
ANEA—AN T84 HERY I, A3 784 4k [ B N — s, AN 2.6.3 BTN 24K
PEAE PR IR FEHREUR,, XN Rl e, 0, 1, 1, 5.



E2.6.3 MNISTFSAEE=G

MNIST 34 B9 U 2R S A R JE AR L0 A7 (PR 2, 0— 9 XF L 1 2 A

Bk, WK 2.6.4 FE 2.6.5 R,

olololololslolelolildlololelololal ]
nannnannounanonEanG
(7]-]s1212]a] 2121412121 2]R] 2 ]3] 2] 2
HEEEEEHHRASHEBEEEHARE
I % 2 I I 7 7 A I 2 2 PR A P C1 EA
GHEHGEHEGEOGEGHEEEE
clelelelelelslelelo]ilelélolelolels]
ElE N HEE R EEE R E R E e
HEEOLAEHERERREANEE
BEREEQEAEARNEBEAGEGEE

E2.6.4 MNISTI)I|AEE G~

A LA Python i 75 FUANE DU 7 232525, AN MNIST Il 254 Pl #5 B X
AR ZE 2] DX P 5 AR RN, 7 2 20 B RO 7 FH 21 MINTS T X £ &

(olofolelololclolclalololololel2]10]0]
HAnnonnononnnoonanon
EBEEDRERREE0RERBEaR
(213]313[=]3]3]5]3]53]3]3]3[3]5]x ]3]
(clalelaliylgluld] sl d €]y ] el d] ]
CEBHEEGEEHEEEGHEEEE
(elolelslelelolelelc]clalelélblo]]o]
HERERRRERAENEAEEEER
EEHBHEHHEHEEEEOEBDE
(al7lalalzlala]rl¢]7lalalalqla]q]a]q]

E2.6.5 MNISTNRKEE GBI

b, RPN A Hh B A W PG BT 2 0— 9 FR AN KT

SLEAS:

2#2>fifi i Python H i) numpy, sklearn Fil TensorFlow J% .
2. *Uﬁﬁﬂ‘??m - 43 2 E e MNIST 5 AR - 5 ) 1

1. LMK Python £ ( L) Windows10, Python3.5 k] ),
(1) Z¥numpy £ : 1F emd ¥l 55y A 417 pip install -U numpy .

(2) “%%esklearn [F: B SEHIAITENL A%
numpy ( =1.6.1 A ), scipy ( =09 JiiA ), SRJGFEATS T A pip install -U scikit-

learn.

(3) 4% TensorFlow J& . B 5CHAIA Python BRAS A 3.5.x a4 3.6.x, SRJGHI A

#2447 pip install -i https:/pypi.tuna.tsinghua.edu.cn/simple --upgrade tensorflow .

TE LB 4E R 5 ] 2218217 import numpy as np. import sklearn, import tensorflow
as tfiX =254, WA AHAEE N LRI . AUEL

PEAT AR ER AR OB AR, I sklearn FERFEATRFAESR A 026

2. £ Python "1 AFHN P

2% Python ( =2.6 8 =33 LA ).

5341 F F TensorFlow JZE 3k

SN ERDE

e e LT AR



import numpy as np
from tensorflow.examples.tutorials.mnist import input_data
from sklearn.naive bayes import BernoulliNB

3. FEHUMNIST VI 4 FniR 4 .

print(‘reading training data...")

mnist = input_data.read data sets("MNIST data/", one_hot=False)
train_images = np.array(mnist.train.images)

train_labels = np.array(mnist.train.labels)

print('done!")

print(‘reading test data...")

test_images = np.array(mnist.test.images)

test_labels = np.array(mnist.test.labels)

print('done!")

4. F3 4 MNIST I ZREE VI ZRANER DL -3 432588 .

print('Bernoulli Naive Bayes training...")
classifier BNB = BernoulliNB()
classifier BNB fit(train_images, train_labels)
print('done!")

5. ARV A9 70 28 4 MNIST AR b a9 1 7 b A0, A 2 e

print('Bernoulli Naive Bayes testing...")
test predict BNB = classifier BNB.predict(test_images)
print('done')

6. P KPR A TN (R S BB LA, T304 Hh 2 2R AR A IE AR

accuracy = sum(test predict BNB == test labels) / len(test labels)
print("The accuracy of Bernoulli Naive Bayes is:', accuracy)

FERZW:

X SIS AE RAEAT T, B 0— 9 RRIECF N HERf %, A 2E R



' HEMEF

RN BEA 727 2] W S REFERIAE T IO 0 2 [ I8 o 4 2 AP F 42 fih 21037 1) )
W, X TT Z A MRS A A TR . X S G AR 1 280 2 AL T S %
PR SRR AT M A B . BRI AT A AR IR . P2 28 Bl R ASEAL
X AR ) UIRE, Gl E G i A RE W A AR SR

2.71  ANButRZAHl

1981 4F KT - AR AT - 4EJER/R AR E Rl T A T It 24809 kb
PR XML T of DURAE A e 22 . tean, Y AR ZEHER — IR 0 HER
100 JT R 2 R ZE U ET, 258 MBS R BORED SRk, AR5 2B R 42 n i (an
B ), mARREE RN Wl RUl, &2 R IRE RN A S,
MARJZ 2 /5 2 B RIE s ORI 5, Bk MaE RIS .

N TR ML M2 (Neural Networks ) 1E/2—FAREE “iZF)JZ2Hh5e . Wit Pl
My RERL, AR, Hlases S B Db 2 aeJr, JF B HXMRE S TIFF 22
1255, WEGIRBI SR ASRIE T R, HEHrgm ., FiARMRRRERIE. Plassta

A PEiS ( Hebbian theory ) A #2802 [RIFF2E 55 & (141 0T Jin ik #h 28 70 2 (8] 1 7%
e, DAL XX Bl “ie1e”

KA X B A Wb S5 R T T N T RSk A o 3, AT a8 SR A A ki 28 J 2 4l
G 2E TP . T T i — R AU R

S04H/92

E2.7.1 FERHFTEE

W 2.7.1 B F B W —AB R AEcy, REFAZAE Tl A X2 504192,
SChr b, KRR T FiRME B, HRESELI M T, fExsema e big)z2
ME g GE R, T L FEIRBR .

2.7.2 RHAIRE

I S i 22 R 25 AR Y JERAIL ( perceptrons )o BN 58 BUHEAMT: 55 £ 1T A AR Sy
DU, Wt el R TS (nls2.7.2) YERIIZREEA (training example ),

S0 N SR8

e e LT AR



YA TSRS

RIFRH— P REIRERAT LT RS, PH7ERNE T D
5 R PSS U 5 T 1 3] (6] [1] [7] [ [#] [6] [£] M]
URAURE RSP JdA/AZYBREZR
W AWEFR A AL B RGN Z et a7 K P G [7] 10 7 [€ @ & [@ T
27345 T — N ESIALRR AR % % g % % % % g
x > )E,Z %:lg ) 19 A2s A3 ¥ | S

B %EA[%Elzj.MfﬁTl?’J, 9‘:_[1*%*%*5 Hh ﬁx Xy, X rinlLiGiciie i i
=AEATL, — Moo (FHEE RS ) A—1 =l [T [& 3] 18 2 [7] 7] [Z] [8
W, AR S R Sazoom 08l [E 7] 18] B 7] 0]« (¢
: Ut 2165 0F 850

B CWw, Ex, 5 ITHEMALE ), M5k, TESL
brrfh, BuAIAI UIARZ ., —HAE T i AL B2.7.2 FEBRIGEEAR
0, MU T A TERA A 20 LR e

o] SR a0 R Y A R iR Sk AT T
YE: STt 5 AL 18 o i 2 on {5 8 R A, D -
Wy X XWX Xt wy Xy, QSRS BRI R F A Fii 5
BOE A (ano.s), IRamsoostimit1, &0
SEE 0. TR, FRATHT LS e TS BA E273 BAWRETEE
PRI BCAAETL . F((w, X X, 4w, X X4 Wy X X3)>0.5)— 1,

Wt R UL, WA W ERE. —& LR 522 A E R i AT R B T A S
B TR S S BB (1] 2.7.3 b 2T b BRI T S R
KT0.5, SRIGHEET X HIW 1320 ),

WERAEZNEA, BANLAE T e, RAS R EE A w, X5t
EAIALAY TAE 7%

HREETT

Xy

& B=5%3

1. ke R BInIABER A nANINX,, X,, =+, X,, FIERIFHTH R
AegzER (output) A=k (BEZEBRIEA08),

2. Z R BRI R R —AIEF A ARESBITERED? (=
ANRZBIIRFEAZETAA: SRGRAIFD? AR F—RLD? Kk
&G 7 )

2.7.3 NS

5 RHL Ry A R L 22 P 20T EEAREANR], — R 2 0 2% v A R
EZEEA T REZ, BREZ DS T A . F2.745 0 T — Mg
28K

EE2.74%, A1 AJE 2402 (hidden layer ) #1442 . WA Z TG,



P ERZA T T3 s (JHREER ), 56—
MRS T 4MMET. HERNEEUZ, 2
JEP R ZICZ RIBEA LS . R 20 SRR
FHARJZ AP AR 2T ARIE

FEEI2.7.4 9, 55 ZANBRURUZ T RS 2T 2
5 Z HIE R — A ERUUZ P I 2ol AN R A AL i3
R EEEMT, REXHLE T RE R AL 2,
PR AL RS A5 B e i

2.7 A ARy i s el 4, RIVEE 208 5 AT R AHAR)= R e CAHE .

UL, —HEH T 2.7 AN, AR A RIS, Z2d ARz, 7
JEAhER, e ek 20 2 5 i 45

RS, K2 74MAMe BA NS5 AR SH A RRJZIra s
Z IR EEAEANEE, 2 — R T T MIER AN BRR)Z TR AT Z AR ARG, o
AN BEE0R Hr A 2T i R 2 A A

BEXPRAMRRE AR S (AR ), 5 BECER 50 AT 55 AH SC A0 R di SR DI ket 22 R 245
HREX DM E R RSB G, T2 E MBIz E LS5, ik, FeATnlf
ZIUZ AW e, WML 90T TIZREAE S5 IR,

E2.7.4 1REMERETIEE

2.7.4 EEMEHZME

NN TS TSR, T DA T 5 RO R

N T IR, BAVEHIEA BT 5 A% MNIST Zdli 4, X Ml SEa s 17 1
Tk FH R R L X 88 T HIREURAARTE(E B o X HLHERY Keras ;X P25 T Python
T RTR A ) R e U T 55

WA, AT HEIESESRTE, H import BREL S A — 28N F R AR R T

e =Rl

import keras

from keras.datasets import mnist

from keras.models import Sequential

from keras.layers.core import Dense, Activation, Dropout
from keras.utils import np_utils

POk, F#EIr R MNISTEHESE, IR e A R R pir Be f P AgAR =X
A ERNC]

(X train, y_train), (X test, y test) = mnist.load data();

X train = X_train.reshape(len(X train), —1)

X test =X test.reshape(len(X test), —1)
X train = X _train.astype('float32")
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X test = X test.astype('float32")

X train = (X_train—127) /127

X test= (X test—127) /127

nb classes = 10

y_train =np_utils.to_categorical(y_train, nb_classes)
y_test =np utils.to_categorical(y_test, nb_classes)

A X BB, 7B 0 R RS Pl 2 I 2% DA e -5 (AR 31 1)
A, SEPR I Keras A JF & 18] 5119 Sequential PREL, B HEWS H LT AU 8L #5224 BRUl =
(BABRHZ A S12 2T ),
[F) 2T 22 K A AU R ST B AR PU], Horh Y Dense RSB 1 3422 )
AEo XA — BT S, UM k. K273, Mg ol il T — AR Ay B {E
X B AR B EATAR B 0 s B XA 2T TS B AT AL B —Fh 5%, 2
SEA T SN A2 2% A KR AR i AN S R T B A0 T SR W, LR LA DL BSOS RO
sigmoid ., softmax Pl M relu %45 . MIHIE BECX A4 50l I Y, B o) R E g
LR S BAMEfS Lk, MO " e HE B etk
(AN
model = Sequential()
model.add(Dense(512,input_shape=(784,), kernel initializer="he normal"))
model.add(Activation('relu'))
model.add(Dense(512, kernel_initializer="he normal'))
model.add(Activation('relu'))

model.add(Dense(nb_classes))
model.add(Activation('softmax"))

B TARRRMGE LS, PR 5 YN SRR aimf 22 ) 28 i1 TR
e ERNl

model.compile(optimizer="adam', loss='categorical crossentropy', metrics=['accuracy'])
model.fit(X train, y train, epochs=5, batch_size=64, verbose=1, validation_split=0.05)
loss, accuracy = model.evaluate(X_test, y_test)

print("Test loss:', loss)

print('Accuracy:', accuracy)
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W2 10 dE b s =2 (375 S22 0) MES(E %R, T A
EIGIEN R 2,

#75 (Hebb ) ATZE14IRiE (1ZIZHIFTREHISK )
EEHBRFHRI T, SREGHRRHBIER, ELZRRBUE, BIFBRERRD
Ko E—EHBPHRURIFRE—ENMENF, HHERIFHANRA T EMEERRE,
H—ERELBRTICIZA TR, EMHBEIRT, RMFIMEETHRMEHE THTH
SEERY, TSBRMEBEXENIEN, FSRESRHRESHEITZE SE" 7 X
R XRILICHEN—DERE,
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YA TSRS

k) B=E54%3

1. —f&RA, —AWEMEF, BREAS BREPAZTAS, WXA
AP 2 W e AL AR R X R A 40

2. B ALK ATAY 22 M &% AT, BATT AR BB EHK B $ mEANERE T
AZTLHEEB Y (“BFH HAZEMEL ), LTRAERTRBREKB Y mEA LR E
FPAVZAEE (B HANZENE ), BEXHIANZ &GRSR,

Lk SN

TR MEEATISE]

NG MR, EHESENMEMNEE M5 (NEE) 2
— MBEERIANT, REOABR TR R R S XS A BT IR R
K 2. 7.5 85 T — & Z RO Z IR N 2%, B BRUBUZE & 512 4T,

YR S e 258 PACPR P 25 PO 245 A A AR 6 A [] A 228 I 248 25 4 % T 5 R )
e SiopALT

SEEATS:

TR 2.7.4 /N5 45 v 22 I 2% 2t 0 SOHCAR N S8, WA BT I 2k A o 42 TR 2%
TETFHRBCA IR HAE A 2R ) A8 4k o

SEEAT R

O AR PR 8 25 R 5 2.7.4 /N1 TR Z BROEZ B — 2, BRAERAS T
s BRYIGAIS 5 2.7.4 /N RIS /R Bl —32, DIGAERY, AER4E i,
15 H R R

model = Sequential()

model.add(Dense(512,input_shape=(784,), kernel initializer="he normal'))
model.add(Activation('relu'))

model.add(Dense(nb_classes))

model.add(Activation('softmax'))

B22.7.4/NT R PIR BRUBOR M 2RI R, AR 2 C 8O H B8 2.7.4
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model = Sequential()

model.add(Dense(256,input_shape=(784,), kernel _initializer="he normal))
model.add(Activation('relu'))

model.add(Dense(256, kernel initializer="he normal'))
model.add(Activation('relu'))

model.add(Dense(nb_classes))

model.add(Activation('softmax'))
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NESIES

15 B B &AM pA(qvr) I FAER

22420 F R HAET “HBERATHAKERY FIEFRAKRALEZAB
PEAR 0945 BB AR R AR ORI IE 38 5 . 545 BBz /N P agit B2, R4
F2A1MH A RESRE—ARFENBEFEENE, A AIRE P, ¥

Bk Bie TRAA S AME: BERTFT2UCHE—X, BENT
24°CH% =K, BBHALER, &% “BE” A QEARAEB241M
2 o R KA

%ode T AAKYE, BARKPEOLE Ay HAME, K 2.82H7 T

=282 THIBHEE
-1 1 2 3 4
y 0 2 2 4
ARAE2.5.2/ 0 b g ag K, T oA R =k KR MK ALK

# A& Ly y=0.986x+0.824,

TR, TRELF A BEEEZF T FeegE (A THAHREG =R 2K
#F ),

Bk, WL EEAS A TRMA

=0.986 x (—1)+0.824=-0.162

¥,=0.986 x 1+0.824=1.81

$,=0.986 x 2+0.824=2.796

1,=0.986 x 3+0.824=3.782

$5=0.986 x 4+0.824=4.768

KRG, HHKRETFH AL,

(—0.162-0)*+(1.81-2)>+(2.7962)* +(3.782 —4)* +(4.768 -5’

5 ~0.159




BB B IMH A KL
y=1.1x+0.7#L,: y=0.9x+0.9
koA WA IX AL F I, HRIE
Yo B 2.8.2 P 4 k) 9 R B A
WA= F AL, G AR
ABIAE AL “CLAFR ML
T AMKAE? KL AL,
& B xF ey K AT AR AR,
FE5LWE, BiEL, 2 F 45
WA T X ALY,

42720 FA-BT —FF &
Sa LA, A 2 ST N RS
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RIERMERZEERTO05k*

EAZ T HE 1R,
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: y=] 1x+0.7
3=0.89x+0.9
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ORI AN | o A

®283 =THER
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FEA 2 2 1 1
FEAR3 1 1 0
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N TRV REQURT Shifs: Poifi 2 BRI i ik

AXHS, GEREfmYEREERBIAFRAN ERRENRELAT AR
EHAE, R “AEXHES—GBEZH—WPEZR ZnFH, BXAN=ZTLEEF
KRB EERFETRERTRE, wANEFEAEERZNEFEFTH TS, AF
MBEILFRR BT HERRS. AFINLERERBERTENREFTEXRS
&, XWHFRTWHRA “THEHSL %" (computational social sciences ), 71 i 3T %1
o RAZIE T WA T By A2 4 FHE RS,

B S BOR R BAE R R, 2018 F 4 4 B Bt o Bk bk 4 & 35 220.8
feth, BRUEREW0I5F2F R, VEHEMYTEHAR20165RE LS E, F2
SR ERAEENBAT e — 1 REBRENLKEZME A F BRI RN “W
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4. R FR BT TR

XSGR AT A RRITHE, 2R h A A XA X T BT & LY
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FTUETAR, $#5HRE, AN

(1) A EERE R,
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ATEBREARESEEPRIEEXFBIRIERERES PR
ERIBRES, ARRBEEEEIMETHEREE, NMIEAIREE
SEONER . fian, BREEENMEEELIEHITIZNE, NMAIIXIE
EEmEFEEmFIEAR; WEEEGHTOTE R, MM
BEGPNFEEY, MEBHEHITES, NMEMHHRIERE (40
Baaiilnins ) F.

AEFEMAATERR T AELZEDRI=MRRMERAK:
IRfzlE. BIURG . QIEERE. MRS —ARIBII RIS EZIRAMN
EXEIEHITAE, EEENUEURREBI R TRIREES, NPZiE
HREIRPIHEBRIZNR . BINRBINBNEREFZIENKFINEE
B, ETHARAHTRAIEDE, WAKIRS. TH¥HRE. €
BEEENEMNGIEL R, ZIHEFEAINE, AEETXIMEE
BRFTHIEIE, NEMREMN . REREMNFIEONIFE.
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AT, EEBTISIE : FNiNSIE

1248 (Data Mining, fij#KDM ) J& M58 A SR s U s e s MR a5
R, BFREEARHTHIR AL ( Knowledge Discovery in Databases, fij#KKDD ).

311 HiEEE

Btz s it T NEEE 2IRR R —Fh FBr 183112 BE AL BE | A2 4 A RR
AR LR R R A

:H$hﬁ SIRRYHE SR PRI
ZDATA £8. 2. MY B, XEEO. BIE, HES RS

E3.1.1 HUETALIE. HUEERSHIRNAEEE

BRI . Bz gn RN . Asda, SIS BOIAEE . BENL™ A 1 SRR
b, SRS . AMTF A IIE AR A AR A R . X — i XS &L
Pl B —EREOR . NI, 5B L kb AR A S5 T B e g A T AL B

Bndz 98 . HATA IR 2 B rR Az 8 MR Ik, ISR T R A e SR AR A —
i, SRR AT P IR T Rk B IR 0180, A B i AN R A 2 [
2, R AR R BRI R . Horp, BRSBTS T B =~ 07k, [elA
A3 A DAy it LAk RIS B N A W =2~ ik

AR —Hazds TR, ] is FRITREES T DR SR A B AT

3.1.2 HUEFLLIE

MG SR RS P PP IV AR 3 51 B
WG P, FEXTHURMA TR, UMY | SO R

KTV A 241 S 2 PR SRR A, — AR5 65 % L LA 24
AU A 7% L, 38 60 % )1 A 2 R 10% DL, BT Bl
KA

B8 R B T — B A AR (O FIBEAT I 201 S A TTRCHR ), 23 Sy
SRR (S NP INCET A e
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ANTEREYIE
R®3.1.1 BIEFSERERENETERADSHRZEENSITR
P AE (F) |60Z LI EABLE (%)|65% LI EAA LS (%) LA
H A 127974 32.79 26.02 ey
XA 59504 28.59% 22.36 ey
&8 81707 27.35 121.12 AL
e 319929 20.56% 14.64% ey
i 1397028 15.37% 9.68% BN
* 64457 18.94 AL
Iy 205962 11.86 17.96 NI
B 93778 7.71 5.06 ey cle
FR T 47236 4.11 -2.58 RIEN LI

M3 LA (1) BbrdEARG—., W60 LI E AT G (%) f6s5% L E AN
Fedil (%) g, AUeBUFamn T “%”, HREERKNERIR, NRZLEECT S mm
“%". (2) BUEAEAE R, WEE 65 % LI E AT 121.12% (52 21.12% ), AR
— AR (3) BURFEESR S . IR 60 % LB s (S2BR 25.04% ),

X B[] OB A A2 98 B ME U SO R A E ] . o T IHBRX Se s, A Be5 iR nT
XS AR AR P, AN 65 % DL BT BRI T 100% . ELPE 65 % L)
AN R 17.96% (LT 602 L E TG, SEBRHK 7.96% ). 35 K pibriE: b ik A0E
K (CLBRMAIEAER ), 5265 % L EAD B FEL (5255 2.58% ) 4. A,
T 22 (14 W 7 R B R A WU 5 B i A A T B A B AR R T

THEAE—F IR R k. EdiEH—4k (normalization ).

B I — B e — R 2 B UL B i, X PRk, H
By B M BUEE T REAE 1 22 m 2 (A, T AR & R ) BUEE T BB 30 2100 kg 2
], BEAEREARE—MERN, MEFRLEAEIRIZIE . BRIz, W52
BB (3.1 T A BUEEEI[0, 11AYYER . AT REUR—Fh 7 Rl Kk
/MEIH—4E ( min-max normalization ), ZNZCUTF -

,_v—min
max—min

Hor, vFEORBEGREPEE, v FRRE— a8, min Flmax 7371 2 m R A6 B0 Th i
MBI RME . BB A 20 s BUE IS B 2 [0, 1] X H] . AR 3.1.1 A R A
BORER [0, 1)K AR 4R A

59504—-47236
1397028—-47236

~0.009

3.1.3 K-meansig#

CHESE - SR =) s, “REFRFEHMRRE, BFRLEHFMET. JFRE#HEL

90




FEGE PIVIZEER, ANURES” . REERBERIZIE T ryEEA S, R B AR IR
FEE IARE CANEEES ) B — BRI AR (cluster ), flif5Rl— MR R % 0 AH
RIS ATRER, AN AR 1Y 22 Sk rT g

F T AR RUBHE A A5, 75 2w SR Z RIAARLEE , RIS R8s =2 ) i 5
( distance ).

SR R R x, My, o x=(x,, xo0,00, x,) Flx=(x,, X000, X,,) 530G A p 4E% R . 115
XA ECE =2 )i 5 i FH B i A A

(1) S M ( Manhattan distance )

d(x;, X;)=]oc; =2, [ FHpe 2, o, x|
(2) BRECHEES (Euclidean distance )
d(x;, x;)= J b0 el -+

ST S Y AR LIS s (e T HEAS R R, WRECHE B O A a TR AR BR i S

AT

SRS

SRYRESHIOHLNHRE - RTXFTEFRN, X
MATIELIER, ENGE%H: ERNAATERXRAE T
(8w ) b, FUEENTERR, WE312MHMR, ERE
REP MRS, 4. B, BE=FEEIRrNEGTHEEFH
BFHNKE, ZEEIITEEWMERDEETNTRER,

E3.1.2 ZSRMEEREE

BRI EMR L, KB 4 JE K-means B2E, HAEREUT .

MNBHESE TP BEDLHB SR KB S A I ah % s ;

QXTI AR, RS AL Z R RE RS, F R 2 5 R B A T
S

QB ERNREES, R STEIRTME, TEmZESHIIRE O

OAWELLROB), HEEEGHEDONHALEE RN

K-means BREEAWTMHA: A, HFERE—MRERNSEK; @A, 75 RKBEE
£ EATLIIEAT, AR IR EEE . (H)E, K-means S WAAAEAN P LS . T EEAHEE
KAE, PR S BE B2 s R EE R LA K75 5 BAE TIN5

TERDL R, BT H SR ZBURF R i, I FL L e S AR 21 i AN ) 5
BERVRRAE, DOTHEF T AL B IR S5 AR . I Fr 240 i A 2 T H, W4T
FOHRFEAT R, FPFNEET S, EEYFR, RS T o) o 2L 55
J&, MR BOS PR A 25 AR . ZECRESA T, B Hrlad X 2ok X iR At
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ATEREIE

SR A H AT A, RIRPARYEAE 26T . A MR E X — T A B AT AL
FEHIRMIBIH b, BRI T 3C 702K

k) BZE5%3

(» 258 HHE (3,6) A2 (7,10), A+ F X Fg NRAEZ N0 69 F e IE B e R R IE B

3.1.4 MEFEZE

TERIEAZ IR, A BURCHE A S B A5 S i AR D I B TR . B T AR
fi . RIMZHRE R Z R B OH,  HEU ey J AR B RE R L B i 2145 28 W BB e S, AR
PE R B E TR | BEBTI LAY A2

PG HEAZ A W AHIAE S AR s, AR i L — P I SE A i A
RIS S . — BRI LU R, 2 1B i 2 Dk S b BT i 1 B R o A B 110
HETIHE,

B, FERg RGBT — KA 4 44 AN R R A SR A R A R, inER 3.2 R, AR
WSS FEAZ AR BN R i Z R A GRS

+®3.1.2 MEBWRNERER

Ji%s — KPR SE R AR
A weeE, A, KR

B @meL, 45, RE

C vk, @, Fam, RE
D @ma, RE

BT 0] LB AR 2Rk 5 i, 3% B4 —Fh LB (1 5507 Apriori.  Apriori 8-
A SN IR Y R INge TR B4 DA > IR

TEN H Apriori AR FAREHRSEAT /A HTHT, Seh@ LT JLMAHCHES .

o K-TdE . F8AE KATIAL, WAL mAE G — 13- T4,

o WUALRYMIA . I IZIUE MU, MRS RO REG TR, W (e, R
AIE xR 3

o FREIA . AN SRIAE Y IR OR TS T /N SCREEETHEOSIE (i A IRE ),
[N

X L S/ N SR RSI(E R 2, (] Apriori B2 %) FIRERHEA T 4T A R ANT

HAARMWSAEE, HEA M -4, HHREN IR, It 55/ R ET
BT LR, HEBR /N T I/ N SRR EET RS E R IR , 380 1Y 1- AL P PR 2 [A] A T 20
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&, B2-TE, IFRCENIRIBUER, ZURIE 313 PR

, B

)
. B8
)
. BE)
. ;mj

.5 O N U

E3.1.3  AprioriE AN EE 0T EER2-IEE

B BT 2- TUEE AR 5 e/ N SR RE TR (B E A 7 AR, HEBR /N T i/ N S BB
AR, KR T A9 2- AR P 2 [ EA T, RS- 104k, SRR 3.1.4 s .

BB = L
(@a. /)| 2 | —

r T (W, *h, RE z
(EE, Wil 3 (B8, 0, Rk

(5F. Ri) 2

E3.1.4  AprioriB AN EWE S o T—2-IEER3-I5E

TENTA 3- AR R SR b, (OE, A-gh, SR ) A (ok, midl, A% ) ARA S AR e
WA 2- A48 (o, 2Ry A0 (e, gy o BTLL, AT AFERE—2D SR S B
ERF OB, 20 3- A A SRR, 158 3- DURBUE I, i T I0Ik 2 i 4- 10
&, ARAL.

T, ROAIZ (lf, A0, SReE ) RIS,

2 EFS IR

4o R ¥ £3.1.2 “P MEW F R Rl BRI E, WwAMEW FE6 “on
HE, 5, KR” TR KRR, F4m, ‘#JU"EH’-” F, INMETFELRERA "
9 5 R F i,

3.1.5 ESCHotr

BER D EAEREAR, BOHEARRE— A pdindmaE, H 17 EiFal AL, EXP—2
l’§l3.1.5€ﬁﬁT7AJ:TT§E’J)\J—i, % H Python ) L #5 2% > 1. H. A scikit-learn X H: i
K-means B2, 1 o7 Bk 4T scikit-learn [ 2055, TEar 2475 A
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1
i

L4
Bl =

pip install -U scikit-learn

44 52 scikit-learn LA S, 56 AT LA FH H K-means PR 2 3E 4T
BRAT T, BRI EE 3.1.6 R, Hd, 12417, 1447,
1617525 i E B R R BB 1 145

1 #!/usr/bin/python

2 # coding=utf-8

3

4 # S NKEH T B8 scikit-learnfInumpy

5 from sklearn.cluster import KMeans

6 import numpy as np

7 # FERENFIREIRE

8 X =np.array([[1, 1], [1, 2], [2, 2], [2, 3], [4, 2], [4, 4], [5, 3]])
9 # {EFKMeans R EES B2

10 kmeans = KMeans(n_clusters=2).fit(X)

11 # BB #HIERAIER

12 print(kmeans.labels ) #[0000111]
13 # FUMA R = A92E R

14 print(kmeans.predict([[0, 0], [4, 5]])) #[0 1]

15 # BB PEREFORILIR

16 print(kmeans.cluster centers ) #[[1.52],[4.33333333 3]]

E3.1.6 XFBscikit-learn T B8 {T7K-meansERZES 1

F51E13.1.6 (% ST BUAL . TSR 3,17 s 4
P 2T (1 €55 17 B HOR BB R RG2S, T ff 2400
SR B

Lk SR

XEHEHITIRE

&

E3.1.5 FIREEREHIE

E3.1.7 K-meansZ

eSS

72 T REIINEZ IS, 22 H S Wi s R B R BE AT RS (O T
TR AL, e DR A GE D 2), BR RRGRE R S HUAEAT, did

SEREFR S FUAST R T
STERAS:
1. WACAEE BAA 1 KA o
2. IBTHEIL
3RS, T SRR,
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SRR -

1. A B R

WCAE B S A 1 TR A, B0 3. 1.6 HR AR RE “RERIEM IR IEE” Tt
Wb B RS T2 CRTRABE N ek B8 0 el i ).

2. BT8R

FEBATHEILRT, RA] DX o e SR 2R 45 R vh i 28 Btk AT i e, B/ Uag
“kmeans = KMeans(n_clusters=2).fit(X) ” A n_clusters f5 T AYEEEN AT .

EREM:

Wb SEER A5 R, S LIE 3.1 7 I AE AL, LB IRZR A R IE A7 5 Tl
1 SR AT U RS R A TR
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AW, FHRTES : BRI

N TR RE P RN 5 R R MBI T 22 T AN SO R, MR R Tzt
ALBEAE S

e O
<\> JasS \\]
y (>
C jo N e & \
\ = (3 f

\ \ -\._/ | ( v ._-_ i \‘
) N/ by
% <\ )
/:-:/]/::\T\( //:/,__// /

E3.2.1 E—leEGERSEMmE T EPAFF R FRIRREZES!

Mo, tHaie— Bl ar B W7 K3.2.1 450 17— RS S R e A5
XFTIX PR SR (S —06 ), 285 22 UG BB BB i) 03 Je R R I N AR 32 21
Al NATHE N, BRI P E TR B CANIRIE ZE A X PR S 1EHR
NI P O IR S SR At ), SRS PRI L R Al , T AR — 2 R 4
AR 32K

AR, NIRRT BRI S, AAEAE AR A2 0R R b mifel, P
FEE R R A ™ AR BIAHIRLN,  [A e — A 2 B X P i 58 T[] — i 1R

B AT P AR A2 AR o, IR 2SR I () X — s Wg 7 BRI . S 1
NG BR324 el TR ER i — R B 25 T SRRl il (i A RR I T o b R 9k
HE), P, dnfap PG ARG B ER AN TR 102 [ A e Al S e D F) 2

AR F2 B G MR o o AR E X SRR, BT AR X LE A AR X A T

2K

3.21 EFFIMNaMRZCEN

RAE 19 2L AR Z T HRHURL A SO NI A E 2 DX (AnHRAS . W2 ) AOASI A T
TS IRIE, Bl Sk 2 T ™ —Se U, ey A B2 A 0 A A
AU Ny 2L AR o AR, PR AR SR BENS ST rEmf e (IR, I8 2t REN =
g N AL B o PR L R 53 Bl

IR R EAGR dUN, A IR AR R G A BUR R A B E N T, 1E— 1
NI G 34 e it /IMEL CHUEL LR MR R AEERE /N ) R ER . AERBIRXFER SRR
SR XA RS B/ IMEITEAR 3R R X2 A ORMER B IR o 3835, AEHR R X I
UEARPEAHSCHLN XS FRAE ) RS R Al A AR I3
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K13.2.2 45 1T KA o6 iy 7=
R, R T eI AR S, AR
SEJRTRAAL , B 2 DR I L SRy A A Sk TR
A REH ().

B2, AR TR T ik A e I T B
FAEEE, B, FEAREER T, R
MR XA i W — R s iR BE, IR AR
REARSEAG I B AR, 2 TG Al A 4
BEERIY o

T BB , N 2 Ay B A
Yo TR A2 B REBE BRI, P4 I
HA NI o 00 i A8 A — S e I A4 R il
RIS N R, XA RS

E3.22 EFTMNAIARREMERDIRNER

FHEMOM” Rl s B “—E R, WIS BE . S8k, BERITRK AR &
MELUEAS 2 A A R A e by, G ARG KL U RE LA 4 FH T 4 s

3.2.2 ETHIRERRIEIVEN

B T AREE MU e T AR A A, o mT 3 i S AR S B P P AR A AGEI
WmE 32308, ST —AHARZ R 4 AR MO A~ A AR i) S

TreE

friREl Ak

AEAR ZIIRAG . WE . S TSR 4L lER 1 DL R AT Z A g LA 2, AR B 70 A7 %
WELAE ST PO AE . AR, HEET PTG AR, XL TR Ay HIeE
i AR P B ) o MBSO th A sy ST S e i L 22 [ A 3 2L

I . i

E3.23 ETHIEZERAARIR?

TEHE TR A A B AR, BB o — D 2 R T s, SRRt
AL NEBIG R S A 5 5ERTE IS 2 A — B0 A, B, Xk
AR A S ASM ((Active Shape Model ) #1CLM ( Constrained Local Model ) 45,

T A R R A TR T AR TN . Sedh e — IR AR, MZ BN TR
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ATEREIE

I SGHE A, X BESCHE R PP PR R nl 2om A e (& 3.2.3 fo ). SRJm, @il
2 EYN A O S T E D RFS o2l AN o S (11124 /52 N - 21 DN N2
e LA RlEGEI NN TS S

H TR G G B N S22 51, I BRI AR Oidmss | 1 e
S NCIECD RSN AN ST EYNInIESl B DR S PN oS FER R 2 (BB =S 2 S A 7 N N
P NSRBI e, S d A — gk “BRRR™, aX SRAARG AT S e AR (4 22 51, ko
SREARE A “BIEAR

RIS, AR E— sk NIRRT LA P il g — RPN SR 2, dmte
UAERFE SRR T, SEAR T L 287 A i sk i A

— B2 T EE AR, D SR O N, 3 e R 3o e P4 8 S B A
e HEEARM G HE, WOHZEIR PN B, AR

SRR, TR A AR RS I O 3 P 5 B R RURI S B 0 S 2 R LU TR
Mk W, AR, RIECRI N JFH, TR BRI AT B
SE SCHIN, T2 B~ Bl P P2 35 B, s A B R

3.2.3 EFREFIRIEIVEN

R ol i B RSy SO0k F Bl rh 22 s, SEdREsny “WIZIET
AR, XFh CTREE” 2B EAT R BRI RE T, AR R IR N TR gy ¢ T iU
TRERI,

TREE 2 WL v B I 2] At 2R 22 W R S o 1958 4F, BR/RANYE BB /R i B4 K
TESEA TN DT J2 IR SEUG BT, T UROER B 15 TSR 9 B 2 A 28 T 0 % 81 8 0 25 R 5t
B, BRI T OLTIREAESERE, RS T R ARG T A AR BRI . X — TAE A A
R e Ve s B S i

FE20 40 SOAFEAR, BNl —BIRIglHe o JBNHLE —A HA S A2 R 2 i
ZEM 4, BHTIETE 1969 4-45 HBHIHLICEE R RN R 24 X

AR, IHEPLUTRREIA T RIEERFA, BRI & 15 m i s A WriH L. 78
XFERE T, (B mAn e KA s, ik I, FER R TR R ) A B TR UITZR L
TEEE LA ZNMEM RO TTEE, HESh T IREES EIR IR . W AL
B FASRE F AN TR VR 2 R R T ok, I AE SR BN 3 2R AR AT 55 S AR OR AR
TR M 25 ( Convolutional Neural Network, fijFKRCNN ), 1EJ&—FfhsZ 2| A\ BT 5
SeA5 BN THLIS K TR EE R 2 M 45

HAT, A5 TR ) Bk & i 4328 8L APP,  LLAnRE I UNTE & N4 TT
EATAH R B E AR R R B AE . BENTRIGR I (N5 =& ik ), LA RRIE T 22 Fht
PIRhZE . PR g A A AR RO B OB ) 45
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1. B REDE

BT 28 h i BB AL S “EFR” (convolution ), IAE 1 K] 3.2.4 KA
TR IEANE S, EKI3.2.4, JEUE2S (filter) FHRXT MG HATALEE . 33X 43 x 3 UETE £ M
FEIT . MERIGIOAMESR (1,2,1,2,4,2,1,2,1), %9 MEFRIIEN 2R E S

i |75 ] 76 | 1z i85

74 fes |1t ¥ 3 I I 73

75|75 |74 | IR 77X EISXII6R I TR HESXAFIIAILISXIFIIHIIIR
REEPM—TINIFR  IXIEHREEEE R R

ERT 7 SRR R EAERE ERT I IRt R ERERE

E3.2.4 EGESRIEERSE

FERMGUEN T, K pk ug i BRI MR R SE AR R S, B — D 5K
IN—FERY 3 x 3 FERIEMG TR, SRIGRE3 x 3 YR UL ZR AR AR B AI(E S 3 x 3 G T
FHREA B EARSE, IR TR EME IR LA 3 x 3 I 2SI A AT 2 Fl, 1530 (0 45 SR i
HUME RS RE. B, E3.24H “657 XAHOMER B3 x 3R AR IEN i, HAEAE
HF 730 EUG T A5 2 AR B S , A3 B A4S SRR RS D G 45 0, BB AR 45
o MR, LIRS R FUS E S o RO R N3 x 3, HIt, ARG E S AS
H5EBITE

EEFIE T, WRERERTREE N1, IBa IR R BRI E ST H 548
8 MG E MBI . AR MR R S SRR R S AR R B 22 5], B A Fh 2
S ERE S WD, GREERUIRTEER ABES R, XK EURPE- 1 i
BT 324 MR ER AL (657 BIRIEAE R 73, HAE HUEUR R SRR, TE
DB RS R A O o [R13.2.4 Hh &5 T 3l A P A v BT 8 D A LA G A T
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{-

" —

ATEREIE

TEPAIRCR, R LGSO T .
FOERRYR, BEUA TP AR S RO S B s 2 AR RIAY, ASR T TR E R
XN 24T 2 98 B S RBE A Beumi e P B 2 rP R U R, AT IREE

2. s R

P L i B R SR R X — 5 Bt
B RTE SCNEY, SR 2R 5525 () B S 2S [H] )
— R M, WNIRI3.2.5 s, FERL e BRfg R, =
LR G (1R SEA ) BT e———
RS (AE | T NSRS ), E3.2.5 MERARPAIELIRET: MR

TRIEE 2 ) th L N %2 5 JE AR et s S AL, H HREEX
DIEG bRz > e . AEIRIE S, ARk
e 5 33— AL R G PRECK 52 . AR 28 A1 SR UE, G PRIBICE JE R AT 45 BT DA
PEHIEMAE R A R S 200 . HAfd BIRH AR BB M CIEAL 1B 45 R 2L 200,

EEFITE S, BMERSERE RN E SRR &2, RigEAD
Lt 2L RN Con,y, X BINEEHRAMAN T AL AE e -

S (Con,,;..)=max(Con,,, , 0)

TR L 7 3 bR BRI £ # pR B (Rectified Linear Unit, Bk ReLU ), HIhfEE
BOGLME BN IE SR . M 2ma RN B, ReLUZER N0 (ZPE Rhngs R ki
B, 25 EAREE ).

AETEXT B MBS T S BT DASR IS [A) A0 A A =R, RIS XS AR 4 Rl —
DR AR, i — 4I5S AL RE

fifi F ReLUAE M iili s, AR B A T E% T MSEL

fEpitag (=S

3. AL

NIGXFIN T B AW S, KB, Qe B AR — i 100 7 185 i L A ]
BRI, ANIARPRITIX 100 TR AT 648, S Bubi A B SCfE R

{%E%}j@ﬂ(&’pﬁﬁéyﬁ ( pOOling ) 4%@!1@{%,% « HE] 7 ~ EAF B cihdt, 6 .
JEARHE”, DREANOZIREE NG WK 3.2.6 h2aH T 5 = = : B
Kt Ak ( max-pooling ) FII4{A 14k (average-pooling ) 312 [ [0 Stk

n NP S s ’ .
BRAERE R . B G  r h 2 x 2 TR, Bi#E 1 | 2 [ , B

FA T He P — M e R 22 5 N
AT RRR R~ MARRI B, RRMT o s

TH AR T HARER GIME, RS R R Y FEE
A

BT I R RIS E ] IR Z T 9. NI, MALEA AR B T U6 5]
BHABESUEE, WXTEGH#AT T R4 (E3.2.6 R, EHRKR/PNH4x 4B T 2x2),
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REN T X RTINS A RCR o
50E R ReLU —FF, S UL NI E AL BA T B2 15 2 240

4. BERA

AR WS TP AR, A4S R Z oA B4, AR LR
VERRAS RO G R AR i m i, DM it A0 28 k2 )= 52 Z R R IE A E
ke85,

5l 1

BEFITERE, ERK, MLERAEREE, TERMEARETZHERI S
KA S5 6 IR JEAE AL

BaX A —AMABBEGEHIEE, CEREAEBREPRET 2485, ReBidimzHE
WGHT —NREER RSN Z L XA E, wRE B —TRAK, IANLIFORELE S
MARe B A m X s XA & K T3 e 242 54258, THIAFTESEOEAE
AT HT 6

EilERaRE

4 S(H) 30

| == <5 Lo KSR SERE  whE
AN B ~ =~

0BET
L5 (x. )

- i

Ax5 '5%B B%5 3x3 3%3

k - SN S . Rt A
- HHE HIE HHE HRE HE
b 15T ’

E3.2.7 @I EIRHLEREATN AL KT < P B AR E3 454

H3274% 3 TARXEEEMNGARE, X5 TENERE, AL =ZASX5HA
BRE, BRIEEZBANHS R A24, 36, 48; BERZAANIXINERE, ERIERBANAK
A 64, 64; REZ—NHEENE; REA—NbiEEEF—ANmE &, Wd EiWd
ISAEAE EwHE . AAMREE, Aiirt BEZ304aE.

AN AFERXASHERE? ELEGBEY, ZMNPEENERBRLILBRE
“BX RIBBEAGLE LSS EMAGESZIRNAEENRRG T > REX, B FIra
ST ARIEFTAL, 2 SANEBR BRI, TAFIFAE SEABREEEHRE S
MAREX, BB Z S REm T,
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®32.1 BROZNEBSIPRERIEIIERE

FRAEZ PR YEH SR>

AR ER 04%%55 J B j»%%,ss\zm Z%Eé’aifﬁix %‘xﬁx BRGRE LB RTRE LTINS
(KRR AKMS, BB EOETETAEXA S 133

ALY | RBEG PO ERRE, AEAGRTHRDE R R D

BE R | A RGBT IR LT B E B G B

AEEE | EwsheE EERE T BB IR T D443 5]

£ 3215 TIREF IR — A KA B A —— B A 2 W % R R B4R 69 1F
RAAe BRI F T FAZ 8, EAFERBIFERSDF I T, —ENHFR A RIFGREAA, 0
AR A TR F R AR B A B AFAE, KRB EANRFAER T4 £ F7 5, B,
RT3 WARAR A LS 3] (feature learning ). R 2R, w1 THAT X5 4xEE 8, AR
AP W 43X Fh i S AR AT E S

1% JA Keras sk & IAM P X 4 &5 B AN 6935 6] 4L 3E % ) 22, “model.add(Convolution
2D(64,3,3))" X—iE8 R LA T m— EEARE, L@HELT 64MN3X3EMERE,

TaRDETT £ Keras F & LiXitFe 5 5] —ab 2 M 24 R FIA X 4L E 1M,

model = Sequential()
model.add(BatchNormalization(input_shape=(96, 96, 1)))  #H#IA\96 x 963 FZ= A/ N\HIEE
model.add(Convolution2D(24, 5, 5, border mode="same", init="he normal', input_shape=(96, 96,

1), dim_ordering="tf")) #2415 X SKINIETREL
model.add(Activation("relu")) HESTAP SRR R
model.add(Convolution2D(36, 5, 5)) #3675 x SK/NIIGFRRE
model.add(Activation("relu")) HESTRPRAIEREL
model.add(Convolution2D(48, 5, 5)) #4815 x SK/NIIGFRREL
model.add(Activation("relu")) HESIAPRFAIMIERE
model.add(Convolution2D(64, 3, 3)) #6413 x 3RK/NHIEFIEREL
model.add(Activation("relu")) HESTAP SRR R
model.add(Convolution2D(64, 3, 3)) #6413 x 3R/NBIGFRRE
model.add(Activation("relu")) HESTRPRAIEREL
model.add(GlobalAveragePooling2D()) HIBIRIE
model.add(Dense(500, activation="relu")) HE 1T E RS REL
model.add(Dense(30)) #HiH =

LPRFEEAAZME LG BASRR P ISA R EGIEE, XIS XE S AR K
TABRYRBEZRE., W THEAMEESH xFoy BASLAME, Bib— k#3038,
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[1]
0

FANTE . STNFRDE

REFEIERRING . REFEEE
REGOEERREZIP—MNEEZISHNTE BAIERZEZERNS
£ - HRET 1986 £, REFEEBBEIOEAEIERFN 9% S F 2R Z s 2 W
BhNZE, WERNRENEZENEEENES S, X, EHEREREXNWALEIEN
ML ERSZBENLFREE -, TN, REFIBIAREHERERE IR
BENSHFIEE, Ait, BELTZIAN "HE SENELX" EREFINEATE,

k) BZE5%

1. 327 %4 BT oL E5RE, MLEfAEEEYERANZE M &L,
BEREBRELRET BRLESZ RGNS LR, deEAMEE SR ERBEG S
REdFZAREME: (1) ZBEESGORIE; (2) 5zl E S4B IR
1; (3) AR PR ERD, £4E8ERMET, 85 5055048 k2
B HARIFAEE L E ARG XA, R T R, EARAAZER L
W, ARERFILAEZEERFEIATE,

2. PAEL AR R4 SAM GG RAD, heddhe /8 Y BRI BB L IR
VAEEEHKA, YRR T ARV ZEMALGRRETR, FoRE,

LSRN

UE/IESIE S Nba S

AN 2] T B A o DL X Rs BEAT 702, XU S Bk £ ] Keeras
XA 3.2.8 s B G T 7026, LEIREE 2 S BkAe N LG i sh P &A1 4

= I

iy -

E3.2.8 AREZINEIR
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ATEREIE
SEEAS:

1 X EUG AT PAL B
2. It — R AR AR 22 2% ( Residual Network, fj#K ResNet ) X} R{R#EAT
I, FRZEMGSEEMUNE 3.29 s, (TEE: WWEINAEAERER, )

TxTHERE 3% 3EHE Ix3IEERE IxIFHE  Ix3EHE
edERE #}‘Ef{ G4 baEFE o4 C4EETRE @ &{Jc,
WEE it
B N it ReLL-ﬂ R ﬁ#ﬁlﬁ « ReLUBGE e ﬁiﬁfﬁ
L \m UY 5 |
Ix3IERE IxIHEHE e
SRERE s1EhE Rca]j;._lféﬁﬁ =R Softmax
I, REEE
S ReLUBGERT o itk
l I i S .
E3.2.9 ResNetiz2Zr=ZE
KA R

1. EM&HiAb#E

Keras H' ResNet £ 5 ( 4 A K] 7 B 48 224 x 224, FahiE I8 B A — il
R, TEXTE R AT B CEAR SRR X R e R T8k B, X ds
R #h LB A HE ), X EETiAbEE AT LLF T AR, o n] LUFH Python /1)
ov2 PEHFATAb L

ov2 LA IR RS AN T

(1) Zev2,

FEARAATHIA -

pip install opencv-python

(2) fdH ev2 ¥ B 4k 224 x 224 B9ACRS
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import cv2

image = cv2.imread(image_path)

# B E REERA224*224

new_image = cv2.resize(image,(224,224))
# B EIE R EREInew_image_path
cv2.imwrite(new_image path, new img)

#Mimage pathiZEVE R

2. il i ResNet B AU} &R 4325

from keras.applications.resnet50 import ResNet50

from keras.preprocessing import image

from keras.applications.resnet50 import preprocess_input, decode predictions
import numpy as np

model = ResNet50(weights='imagenet'") #195EResNet50 1#&HY

img_path = 'elephant.jpg’

# BRI STPHRNEIRAREED EXHE HFIREE

img = image.load_img(img_path, target size=(224, 224)) #iI&EEH

X = image.img_to_array(img) HIGE R R N EIRREDE
x = np.expand_dims(x, axis=0)

X = preprocess_input(x)

preds = model.predict(x)

HOE R FEHITION, SEIMESR

HRIEME D M ERIEIEME

print('Predicted:', decode predictions(preds, top=3)[0])

FERZW:

WA TR AH Rl SR ZEAHIE R S (ndi . R4 ) MR, HeBr2RE RIUA
[l AR HALRNIE (AR ) MR T2, T AR AS IR SERR T e R 14 Jeg FRAE
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V3.3 B = D AR N

g T DR e A AREER TP SR BT, DL e A X s
R SEEU RS B SRS AE, X R FRR AR ( Discriminative Model ).

MET, AN TR BRAE R T B b=, AR RUHT R, ST R AR . mPEA:
WA SR A S TAE. X —0 A AR ( Generative Model ) FEARBLE (A 5T
AR BRI ), — B R AR A T 4, DA AR BRI I £ AR R
A T

3.3.1 HEpkiEE

b ] R R A 2R S T IR (R A, AR AN S O R i A
W, B R RO 2R S PR L R AN PR B A T 02 o A TR Y, A R T
FEPRAT AR B . R, AAEse )i R, RED SRR — S SCE, A —RERE
R KPR SCE s RERS AR, AAELL B A SR A A R ) X 5]
AR 2 DA F“frz i SR EE . Sl ERIE, BTG A R L A
— /AR SN PR sl A 2 U

AL, A R~ ) Rl e AR AL A AR A o ) F AR R o A A A A, AR
SR TR AT, IR AR AT LA IR B > A5 B AL G 25 1] rR i ORE A, BT AR BT
it BB o

TEBLSEN ST, Az RS AT LA TARZ 0, AN/ 22580 I A A R R T
BREF LA T AT TR BTG s . —SeREARENRI )R {1 A Sh AR R SO K B Al
FEA . 2 R PRIEAT 5T N A RN AT R 2 TR A5

3.3.2 ERXIInMLE

HE BT 2% ( Generative Adversarial Network, @ #K GAN ) & H Rl - {5k 2 4
N T 2014 4548 ) —Fp AR RS . AR O BT 2% B — A= A% ( Generator, fRiFRG ) Fil—
AHES (Discriminator, fAjFRD ) ZHA%.

GAN O BB S A E A b —— “XTHr7, B L A s A 25 P > i 28 X 4% 2
[ TE X, AW IR AT, ATATA5 A5 Bl fe J RE RS 2B WG #xfE LR Y &
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Ak

AT EB4E5%

SRANTEREE/VFRS TIENRAHRSE, BHSLHME
“BAER” . IENF YR FRREHEEPIRAIT A, ATERE
EEMAZEFS., B, (FAATERERN ‘K87, AEBRHRE
MEMMERWEFT A LEEI milikS . £—REX L, €18
FEASAZBRIEEIGRIIEN, ATEECEEZXTRIZA—
o N—ANLARA—NHERREF BB 2SN IZE T RIS ER,
EIZEZ A TEECIERFBRATSRERAARLZEZFTEZE RN
BEOM,

AERAMRENEZREMMNEREN D EREREATERRAE,
EEBBEIRAFEREEATLEENEZ 2. XBEWOTRI5E:
—RALERE I TERESEIRITHREETRIET—, BER
= “IERT . ATHEREFR “IERET, oIRREM BRSNS
T ‘SENNR” (EERTRE ) B HITEEN TR
IERR” (A EREME ). —RATERRAMNZEETEE. £l
SSEER, ATERRAFSHERTNSG, NWELTAERETS, BEH
BERITIZRIET A ESEIRBIREARPIRINRES , EEATERERSE
TR EIRPAR BARMIERAT BN (AT AFRRAER ) .
EIt A TERER SR ML RS WG ES, RN EREEEE
BERsEM (AEENATET).
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*@E“LE Hix

o TN TR REAC B AN S A

Xty BN T REAE BEAY S B HA — 2 Y B b RE
i

YRR IEPEIE A A A S AR A5 S R G % AT BL

WA N TR REA L o Al e P BT AR A

i
GLk
o

%

*Pg

BeezE: cES5%s

Hfffﬂf- EEHE“HHH

ATERefeHE AT ®BiERs
A—A A—H1 H—H AT ERERE ATERERE
EEED BN BEEN HYIE#E GREIE AE
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PEBEE ANSSH 2 A SRR, AR BRI A T S PEAA FE R 22 o] A LSS AR T (AL
SHEAPLRE. SEAEJE R R N INE, RA R AR AR . R ANAT Y, A5
S PP A 2l ol 1252 (AT

WEE N TR R, PLav S ANR—IE, HAHHE okl 5 A6kt B RS R RR
£55, MMGIE TIWZRTHASAE | (CBUETEAH R,

N TR BEBORIEARFHBORMGR K, ARLE e T A FIERE N TR ERY il BAE B IT I 22
e AN R BENL g 20 18 HILE P8 R A PR AL

ER CIr— U TR BRI ) PIERE T ER N TR REEAR B A 2 JE
FERL G RURAE . BEZOINR N TR e A AN B, S R A N TR BBV F1, SLEET
FINTREBER PR, IR LECE . QUSECR SHt B0k, SClin & 5 & BORLE] i)
P, FRRBRIE BT o

NTEBRHE M EEGER IS, E— TN TR RE RIS p P~ AR I
fifh . AN TR RESLERAYMNENL . HLEHEE LR AN TR BEMOL A 34T R 1 2 A e B
G fe HURIITEN S AN AR NS B IR R MAL X S 5C R AN, A T REfe U PR BE
B AN TR BB ELE SRy B = A0, HEZEMFTEIRADCE NG ASANT AL, i
HAEA—L, Bl R A—HLURS R Z B IZE ST R HEN, (3 AP R 2R A
WA, EAREERE, KB P B BRGNS 2 A B
A (EL ] 548 BERLEAS LUR A SRV RER L sl R e, (P IE PR B — e e
FERY A FACHRFERE ST o 0 TR CRRIEHANME, BROR A TR BB RIAT R A& |
ATTHA] R DT, 5 20l 5 T AN T R ARG LU AR B R T-BE

IRV TR HUR N TR BEA R “HOE”, IEARBEN TR L AT
BWE N TR REA R “REhTE” . N TR AR I 1922 4 KBS T2 24 AR AL . — A

AT

1018, TEMEMATEREMRE

REARASANAEBAZBNZETHXRRLZN, TERGEHRIENE (0/K8
hER. T SEAEBEMERTES ) PNIZEFNEENE, ALSRREBENEHREN
ALEREFHRMERANUEE RFEHIANRELSFASAL ASH. NENEZES
FERN, 0 “BEIEREREBLESHN, BRLARIPFEBAERE LHEE", BNFTER
B, EI—IEARCFHRELLT —TMAITETTE. AT TR TENERTRE,
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Bl )\ T

TR REAR B S GRE T PE A A A BB R s IR AT RE R G A S PR B 5E v o 2 1 ek £
PR LL B o i R O N T RERARAS By ANl G AR SR B, X S B L it ]
BB Bl —LE “RiR”, Mg k@M, NIF B AN TR BERGMN “IEME"; &
H EER MR IR T REX N TR BER G T HGE, — HUGH R, R g™ E
GAR, NILHEREEA TR GERZ RS rE (RIS ),
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P’ 5.2 N

FEHERL = P22 G IR L, B = A, BRAE —3 o py Bt 5t | 55 =%
A3 B OIS =B s N TR N TR BB R IE AR IS 15 B2 ] — s [ — A
et S0 B RELETIE L) =625 (8] ( Cyber-Physical-Society, i@ #% CPS ), fifd A—Hl—49
BB ATE—E, CPSHYH IS AN AR5 L HE 2

19424, BIPASRAERI LM /D UL CAFE) el 7 =408 (1) Jlas AR
BE N, SHAEREAEZEGE; (2) EAEEE—EMEariE T, Plas A
MR A2 (3) TEAETSE —FE EEEE T, PEs ADIRraC . EXk,
FIVE LR M T —S0E . S, APLES A S0 3E AN, sl RO E Rl
NEEARZ B3

AT, ME AN TR IR L, RATC AR, THLAF AR H E RN, T2
NEZ AR SRS E RN, A TR RS 215 8] TR FE R,

FLETE20164F10 H kAny CEZR N TRV S A RIS ) hife 7B 5
AR Ty ), A R O N TR HE R G0 1Y 2 A A R B AT WX N TR BT SR A B
A SR,

HETFE20174F 7 A et oA An) Cir— QN TR REA SR ) rhdgih: N TR RE 2
SEMATH T R E R, R JRAANER PR il . e . /B3, FaRh . EIPROC RS
K. Cor—ACN TR ML) MU EZRAK ISEMATERAR, FEARY
FUR, SR REE AN T RE R B M At 2 Jm M = B R G ARRAE, BR 2R KR RN
TR, EMEATRETN S2 R 51 T, e L&4e . nlEE . nEp Ak RPLE .

BEETE20184F KA T CRE N TR RE R BRI, s 5&m ), i THF “A
TAEHEEMEN” (AT Code ): KENTHREE, AT REZEME 0] BRAEE AR 0, A
TRBEARLZ G HIREI SN . FEE S X B BRI SRR, BT 2 RSN FEAS #i
TR 5 N TERRIFE I, O SR A1 B FALT ] KA B 9T
ANT R e,

CRRAA BT 22 BE R R PEIR ) 7E20184F3 F AR T —h & (W N TR mARIL T
— DN, HEZHTT ) XSGR T — N R R Wi2R 2023 4F A S B MR G S
SRz, b3 A S R R IR T — N, DOZR AT AR R

TN TR R R ZE], ¥ S N—HLIA T

(=t
=
1=t
b

Zh—: BaBIRERIHFAT SR
19#- 20, AEMBEEZAE R, CHRAAZT—FFEY, RTANAAAELREE,
Fb, 1865 F BN ABI T — (M FHE), BRARNES “wiEE", X%
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ATBEEDE

EHE . F—IMERIE LTI L, LMBIANAALLE, L b —ALMAEZEH @ 50m
AIME ] 5, ﬂ'ﬂxy/\/kz;ﬁ—}ﬂ LA RBT IS AMF) FFFiE (RFANERRE ), JFH
AFE R E R 6.4km/h, LR E” AR THASFHO Ao, E—<ARE L
T R)#

BT, B3GR E SRS AR T 6 — R AT MK R ATI, FFHHEAARL
A2, 201854 A, (e MBA A RN R EEAE (K4T)) ML, BRAERE@L
HFLIE B 3725 Bkl Bon XA B ALE , 2018 -6 B, £ B An N BLUE AR AT B BB M o A e
B F AR E B BN T R AT R T, A S EBAE THEEAT,

o2, “AzshE" FAALSFIE—MRIR, EAH—KZKEKL, 20165F58, 4P
T - A PAEAE I AF AT Model S 89 B 3D B3k ak it L A T £47, STE LB RE, &%“Q%

3 OAEFRAHRLSEREFHELEMN, ERZRKNALE, E—FRRERTAHE
mk%@&AL% U, KRR %ﬁ&é%“%%”aw%%%%ﬁ%m%%ﬁﬂ,m%

“BHBI RGESFALT

2018531, — A B UberAEELZB A EZARAMBRT — & KF. S0
Uber 544 T A EREX, F LA -4 %4 AW, BHEGLTFTIEINIEFZATERA
MHAHL AR EE L, AFERET: 2FHFRAALRINEZXTON LT ., 22
“H T AR AR RASEAT AR T AL, B AR B R IR

TN, ERAGER, RALRAAIFRIZAREEI, TR AERF.

* . %@””%m@kﬁw¢%§¢¢w TR IR A AT EIR R T %“1W’®%E
Y32 L TRe @ AR A GG BREX, . hefT P Wit 45 K BLAE 2 i A 5 A 69 rAE?

ﬂ_ B EIEt S
7 M AL S A A7 (Cambridge Analytica ) 3% B4 X -F & & $ ( Facebook )
kg/l\/\w #, BAFHaERRRLE, JIRASXERTE, R ERIIEG NS KA
A, ARFFORE, 2EPairxiit, BEASAESZEE, LE¥aEFXFR
R, MHARLETAZERAERET . WREZFERFEAMBETE, HHASHALEZTIA
ELBKER-F S LR EFRf AR B A LWz 8, 3K RS K RIAIT1E 8 3R 124
ZHRRERT “FBZIART,

REI=: KHIE “FR

BRI S OR A REEEN L FO 8 RIS, £ESERERGORM, X
R R

HREYE FRT BRIE, RT REFALE T SANZA T F 05 — L2 R Heby

Jed HTRAEAANDT KR ABAMR A 0 FiE, BR ARG RE, RATEAART
=] 36 04 3L 5 1R I

AL el i AT B AR A I i%”A*ﬂéﬁmﬁﬁﬁﬁ%%&%%%T%O
122, MEMRNEFE, P58 RFEHK, T H e E4H, FRAPTRRE
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B, HF R — TS R B G T Tt AR, MRS, A AL T AR A PN AAL

S0ER REAERIFEWELT, # “RIERVALE,
KRFZFHPR, BEARRCEGEEGRE; T2 ITORIIE, §2a kT80
K FA AR R,
ATy
EEE R i
TEERARFEREMRR T\ETA“” fEER, ATEECENEEARY “"NiZEE
ANIZ” #9alf, I;‘ﬁf/\ﬁ%ﬁu\jﬂ — P EBNEEITREDFEE SN —EREENBE R,

MEAFEHTH=ZE EEif?fﬁFDiE‘ﬁl_’iL R T ENEAINTARTR, 20005F, B - 3Le.
IE - RPWURARR - FRRED TEER RN ( Moral Turing Test, EFRMTT ), X iEE
B FEfA ( Automated Moral Agent, fEFRAMA ) FEEMRIEHFHTNIR, Wit EESEBEM
BOFLEE AR BB IR (EEYLSE ), XEAESR. B, MNIRZE, ATEESREIRN
MR

k) BZE5%

1. A TR AA B TR OB R FARBBIEARE, BNEZTH
FMBHAFALTFR, REBFALBEBCIENGET R KA WMAIE, FA
122 8 JE A AT %ﬁ‘i#)bggkwxii‘;g%'ﬂkﬁ%%é’u.‘éﬁﬂ'

2. M — AN A R MK GG IR, AT AT 3R — O R kX AU S 69 iE f2 40 2
KF
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B ) Tmatins

P 5.3 NS

NTEREN I AU SRR e 5 22 EUEARSE . N, ST G PEAE 55 9 N T2 g
BT, A PEACHERE PO K2, ik el as 2 N TR e R G HA IR Y 4 2

NTEREZ M TIH: (1) N TR LR ERYE, HIHRESHE Akt al
P AR A AT (2) NTREBERGR S, BUHBESHRMIN A, (2ol
BB IR RN T RER GRS, sl i e i U g AR R GEAHIA e i
Y H A IE . e T SEPEOREE T, B AEUG O B R G CIE G A R
T KRR BB R AR o

5.31 AISseREZRIEMHME

— M NTHERER LR A A BCR R AU P T A R . i — 1 N T fE
FkE, W RIEZRIE R IIaTT | AFG BT TR Hh 45 R e 7 Xt i Sy i
IERAPEUERA AL

en, w5 7 NTERERNE: (1) EERM AL, b BOREE; (2) A—
IR, IR HR A — AR A

N T UEWI R — AN A B IERA e, AT LU AR T b7 X Rl A SR I 5], A
WAL R X EOP ORI B2, RMERTA IG5 3] TIERSSER, B
TEPRIERE PSR IERRRY, DA Al BEIEA AR S 25 0 T A 49 B HIAASIN A% - T &
PEIER “Bug”,

V i bt drr

2 FH R Bug

‘Bug” —IaiEItENSOTENBEFHIN “SE" A BB, 1947F9898, BHKX
FMH DTN AL E (Mark 11 Aiken ) PASIITENE, BRERFEBERDHES A 706 P4
BMAELAUT A, EFESHENEEAEE I, FRTXA KRG, BERIEXA
XBUEATENEBELET, HETT “BNAYbugLGFERG" =, WES31FR. [
B, ZBBT —#Fa “debug” (IR ) KRFRITEVOTEH R, 1968 54 B HIN,
FH—HRBE T N E 2 B A SR B T HEBR ( debug ) BIEZE M,
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=, if\-ﬁ- Foawpapr #al

i S0 YRR

me R ) st Faait
= E

vims  Tapa {S‘.u_... ..b..-.q
! 2

L
il

h"-“?'l- I'-L--Fm | F
{ h'? *Ill1 ill‘l".l

E53.1 MMark I AikenitEH XA KM ITEN B (_EEEZ : First actual case of bug being found )

ST UEBASE —ANEIE M IER M, TR AT T RS R AT IR A ARG
WIER AR . SUREASEN AR mEDEE MU T RS, SR, K5
DAt

IR IERATEUERA 2 nT AR AR PR ( Programming Testing ). 1] LIRS, AT #k3H2
PR R, EUSA AR e B R Fr R I I, ani AR A

R ok SRR AR, HEBRIEE X S B T, RRP A e, 24
REUEARE P AR SRR B R . (R, 0 TORUERE P IR ME, SAUAELS FAFSY R P 1B
PEIERR” B907, RIE I A ok B AR 7 ) TE A 4

FAE20 28 40 454X, B R G$EH T A7 R e R A M IR B AR P e AR s . ZE XA
Bykrh, BRI BZAELHEDRAET T, FEEEY, x5, 5, AER P,
Xo,t00, X,) SHTHIETE O(x), x,000, x,)0 UIRBEUERIZRE P AEZ A TIH T P(xy, Xa,000, X,) Z HIE AL
SR, HAERRFFBTsEe)n, W81 O, xp, 0, x,) L, IR AREFIERTEMBEEN T .

PSRN Bh A KA AR 2 01, S AGETRR P(x,, x,) Cox Rl AT B PINEL ), i
HEAT

O(xy, X5) = X\ >, 01 O(x1, X;) = /N0 >, /%80 e, R, IR K2

B AR ROARSER, I HE B B = IR, R A IER . R
AL R R s E

O(x1, X;) = X\ >x, Or Q(xy, X;) = X,/N0 > 0F Q(x, X,) = X1/ = X,

g Ex F P RAH, EMERSE, WEEES—NME

MOXHLRT IR, TR P AT IR ACIEN], & 2O A U P o e a2 B 7 91, R
JEMEAEY . % &8 — M A A S s PRSI ATE & CUIPRIA e RS ), ARXERS
— M EF S RO RS, NI PR S AR H R38R e — 4~ i o LU AR R R TR L
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2R EFEIERA

RFOEBETBEEITENERPHN— ISR, BREIMIFRRT —BXTHRME
MK XE, PRH TEIWME (assertion ) A/AFITIRFIEEHBEE, R0 BUBITIERRTE
FE—RIMSWIERMERIIB— I EFOEH M, FBE, 215 (1971 FRRRHKESE .
BRETY (192 FRREXRESE ). THE - BEFE (1I8FRREXREBE ). KE - ER
(1980 FRIRKIKIGE ). K - B/R (2005 FERKHKEE ) S X NGB 7 ARH T
o HINERBRERRBRFEEARSRRAZEREATER, #HNAERIL A ERKIEER
FARSEEIEH,

5.3.2 ATErERERITEME

TEHE B2 R— AN S—Y 2SR R =Jeas [al i, (5 B2 44 . W
WEA . WM ZEMAG L e, MES53.207R,

-

)

sl

=JCEEE]

Es532 EELZETEE

P e e ga 19 e P L REVT IR R T ARG R 58, A REH B AU ROk #24E R &8
WAL AR IR RGP U AR 2 BRI R, RZBNEEB 0. ML EE BT
et B R BRI . R G R R B R B AR GO R 52 2R o M LA
PAT BN AT 2k

BT ETT R 2, FAVAE/EE AR R UI 2R T, AN TR RER ke 2en] UE
AU SR B SEXT R CARAJR: . 58 ) R il iR A

UNSRAEIE FREA R N ORI AR T LR R R RES L, (R ek ™ A iR
ZER, XMPEIEFAEAR I S T AR R RERIE AR, B X PR

(‘adversarial example )
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ARG POEA, mT DU A Zh B 3054, MHAREIERRIE = 4,
MG A FEG TSRS R RS, IERGRI R “FAET" s dT B2
AT RLAARIR T 588 R Gl R G0 o X ARl i RHTREASRT R e R G0 AR BRI BAR X
S/ 8L

| - . ==
B Bl (57.5%BEE) Z IREEE W KR (97.7%BEE)

E53.3 PR EERHAE R
(750 8, iE): IRFEENR; Al IIAREENEGRS S FIRN N KER )
KIS3345H T — X Pl i pl 5. B EDR A2 MR BERE T LA 57.5% EA5 FE
MRS RS, CEEMES R, NIRRT . CPRE SR EG . A8 T 3
P& 5.3.3 5 s 92 e, (E2R e f e W HOR M S, AT B AY it R ph 22 I 4%
X MG &4 5 B b 5 A AR [R) r 800

LR SN

XN IR RRIEHRIH T2

PR “XFHUREA” XN TR e A Al Sk 52 ma . AR AT DL BIATH AR, il
JHResNet, WELENAMERSRIG, 52845 RAAF

SRS

1R R BdE, AR

2. 7& Keras A H] ResNet 4328 B A

3. AR SEIR AR, BT AT AR

SERRAT R |

1SR s, Az

PRAT L HATHR RS, WM 3.2 “SEER SR F g% . AR
FERJTELNT

(1) “Z¢%& scikit-image .

scikit-image & —Fh 7 A E I 7 ZidE 1Y Python . AU INTT -
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Bl )\ T

pip install scikit-image

(2) scikit-image H1 45 B R A MRS e &L, AURS AN

skimage.util.random_noise(image, mode='gaussian’, seed=None, clip=True, **kwargs)

2. 7E Keras [ #4#: FI1fifi FH ResNet 7325451

S# 3271 SRS,

FEREM:

AR LR AR R AR B, FERT R —sk R B 228 Lk (s iy 7= A 2 bl
MLEY ), HEBm AR [ 5 B R 4328 AR TR .

k) BZE5%3

XBEAPET W TALERES: MAZNER, WBEL PR ER
(F# ). ATMXZBRFGEFHE, F&ET W TZANEAH: (3,2,2) (x
3,5) #n (5,7,19), BEoalad XA EK, wAEE (5,7,19), AX=A
MAXA F, B A IEHE,

AL T B F 7 i A JUANAEB) RN X AL 500 M, RA K A R 2k 4 2k 09 A
517 X BABMIR T, 2RI B, XA AL AIRAL A0 E AP 7
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NESRS

1 ARIR—ANAP 2 W & B A R RAFG S, AT IZATERNLXAN )
%%E%%ﬁﬁ%ﬁ,W%A%$ﬁﬁw,%$§%ﬁo%&ﬁ*%ﬂ%m
XA RIS AN 2 W A HAT I e b AN, ARG A5 28 A B % 7T VAR E
BEOATHZE: (1) T EFOMAZLBETAM B EHNLER; (2) TAL
PN X T 4RI R~ (3) BRECA RN, TARIAERFLBR
75 (4) BRELZBAEI KR E LT RS XEFHETE, T
KIS 4 AR

2.201653 A 23 B, #MEHKAEAT ML LI T — A RMBA, MK
B RAE AL WA AT E, JFR X b g — I AR A KRR
BEMHRRA ., R, W TS L8R P 2 F4L R FF R  RALSE E
BRABAIT R, EENBALTIE “FL7 EAXLTEHR, XFHH
BRARRAEHHXIFT ZIRMNEA, HAALFRLE LS @ (I NJIE 2T
B RAES TN ) B B he T X AR 09 K

32017512 A, BT AR B T —AHRA AT E TR
( Adversarial Patch ) #93 K, %% A & T H AT EIZ AR 69 A T4 a8 Fok AL
A, A2 BIIRF] EZFREARY, R BRI 0 TSI T S B IR
MR, RAEBH AT LS RALA ek B 297 5] 64 Mtk d AR AUk 2
PETF R T, BB RGFI, IR RIET R E B RSARAN BRI
10% 89 @ AR, 3EAE VA 90% vA b 84 5% 2h F AR AFAR R R H)

Yo B 53457, A G o R A EPAH M@ ALY B &bk S
T 3enf, RFBEGLSEBRAGMBLER, TAFI LR THREFTRT
B G IR A AL AL 4G TR
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TEEEEEIL

o WT 94

<
EERENEGRD RERIEA

bkt Th

i iiayn W7 B

BEENEESNFEI RS EEERIBA

A T

L0
8
LUl
LLE

02

0 =
EEa &N 2B ikl

BEEMEESNSNEIEFRIEN D EREERTEA

E5.3.4

EA—TF, W RATA ISR SR SIET ek, L LA
THRABES AT AER, THA S ARk &7
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In E Pk ik

ANT BB 2 H: Ezid

ATH@ESD T ALE2HS, HATANEBRNELHS, AXHHE2
BEE, MBREAZKRT —SERGAZKRNES, EH ., £F M2 K
5%, T, ATASAZANEGEEENLET R, FEAEELEAMN
Bl 18 L T 48 0B U o B0 T L A

oo, WMANEERRZBRETHTEHR, PN ZFIDER
RRRT EH—MEBEN (RRERRE2 T TR HIAW) #ATT, &
HF A

) mBEES

AN 5.3.5 R, 2 B LA R P ML T 1 2 B P 2 A T
TR, TR S B ) TGN [ 525 4 A A TR EIL. MK A
TRRT, FERE .

™

£
_ "D k
.III;I:;::I;:% = ﬂ
HHit =23

I f

o

El535 RBEHITEE

FEL L — AT, N TR E—AEZAT AT A, 2R E R A, A0S
FFNED;, i HABTEZ0T .

T RARYE L g, 4R FSEHER I ER S, 5HA I T 3T

BARZLRAT

FEXA SR, W R A S MR A AR R T RS (AN AR RS B R IR
LLLRT AT NAE ). ANEA R H S B 3R RS A Lt 23 N2 30 A
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S F S AT T, HEETC R ZE LR IRUE G B A A T N B LT AR A5 A
o WA NOZRTHE, IR,
I idiEsEN

1. BT

HAG, CAMBT 285 B A BES A M ASEE, ATk oS s | e
FOSERCAEZ HE, IL B EL AT ST R B

2. PR ADLIEES 80 sl b HL2SANAT NI % ESE

AT, B, B AT AR 2 A S, 4t LR R
RFHIF, AT (SRR R AT AR TSRS T AR A R BT
TEEOR (INFFEAESERIR DL T GBS S RIBG i, X H 22 M & e 790 ) 2 RifH
SR L BRI T AT ATAMAT R AT A SR B e R (L
PUBEUIRSE ) sl 3 Se BN R 7 S A AL e 4

3. AP IR G TERR IO BT

ST H NS BR AT A O, VRSB zL, e UM R A %S
KT T VERES: 2RI TR A3 ik 28 2R T BB MERE 230 2 B 22 4 (AR 52

4. Pebiad

X TR AR A R L, 520 B O B $E SR 3 .

5. G H

ETUETAE, #500s, A NE:
(1) SFHO T

(2) SHECP T XA T5 %R 5T
(3) XFr KA TR EARA KT L

Vo iEhRE
TEARAEI SR A0 TR . BT A B SRR RSSO S, X A O SE RO H LA T
HIMIEAY, I RS T . PO RS ) RS 7 T B3 .
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